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Three Major Ways of Modeling
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✤ Biochemical reaction systems are inherently (1) bipartite, (2) 
concurrent, and (3) stochastic

✤ Stochastic Petri nets have all these three characteristics

✤ Analyzing stochastic Petri nets is very hard

✤ Two abstractions are used: qualitative models (removing time 
dependencies) and continuous models (approximating stochasticity 
by determinism)
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Outline

✤ The qualitative approach: Petri nets

✤ The stochastic approach: Stochastic Petri nets

✤ The continuous approach: Continuous Petri nets
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The Qualitative Approach
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Petri Nets
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Petri Nets
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Petri Nets

✤ Places model passive system components, such as conditions, species, 
or chemical compounds

✤ Transitions model active system components, such as atomic actions, 
or any kind of chemical reactions (phosphorylation, 
dephospohorylation, etc.)
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Petri Nets

✤ In the most abstract way, a concentration can be thought of as being 
‘high’ or ‘low’ (‘present’ or ‘absent’)

✤ This boolean approach can be generalized to any continuous 
concentration range by dividing the range into a finite number of 
equally sized sub-ranges (equivalence classes), so that the 
concentrations within each sub-range can be considered equivalent
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Petri Nets

✤ A particular arrangement of tokens over the places of the net is called 
a marking, modeling a system state
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Petri Net Notations

✤ m(p) is the number of tokens on place p in the marking m

✤ A place p with m(p)=0 is called clean in m; otherwise, it is called 
marked
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Petri Net Notations
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Petri Net Notations

13



Petri Net Semantics
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Petri Net Semantics

✤ The repeated firing of transitions establishes the behavior of the Petri 
net
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Petri Net Semantics
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Petri Nets: Reachability and State 
Space
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Modeling of a MAPK Signaling 
Pathway Using a Petri Net
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Basic Building Blocks
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Modeling of a MAPK Signaling 
Pathway Using a Petri Net
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Analyzing Properties of Petri Nets

✤ Beside simulating a Petri net, by observing the flow of tokens, formal analyses of Petri net properties 
help reveal properties of the underlying biochemical system that is being modeled

✤ Analyses include

✤ General behavioral properties

✤ Structural properties

✤ Static decision of marking-independent behavioral properties

✤ Initial marking construction

✤ Static decision of marking-dependent behavioral properties

✤ Dynamic decision of behavioral properties
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1. General Behavioral Properties
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1. General Behavioral Properties
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1. General Behavioral Properties
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1. General Behavioral Properties
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1. General Behavioral Properties
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1. General Behavioral Properties
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2. Structural Properties
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2. Structural Properties
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2. Structural Properties
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3. Static Decision of Marking-
independent Behavioral Properties
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3. Static Decision of Marking-
independent Behavioral Properties
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3. Static Decision of Marking-
independent Behavioral Properties
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3. Static Decision of Marking-
independent Behavioral Properties
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3. Static Decision of Marking-
independent Behavioral Properties
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4. Initial Marking Construction

The following criteria are considered in a systematic 
construction of the initial marking
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5. Static Decision of Marking-
dependent Behavioral Properties
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6. Dynamic Decision of Behavioral 
Properties
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6. Dynamic Decision of Behavioral 
Properties

If the reachability graph can be constructed explicitly, then many
properties of the Petri net can be tested easily

However, the reachability graph of a Petri net modeling almost any 
realistic system tends to be huge (the state explosion problem)
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The Stochastic Approach
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✤ Each place maintains a discrete number of tokens

✤ A firing rate (waiting time) is associated with each transition t, which 
are random variables Xt∈[0,∞), defined by probability distributions

✤ When a transition is enabled, a timer is set, and starts decreasing at a 
constant rate. When the timer value is 0, the transition fires 

Stochastic Petri Nets
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Stochastic Petri Nets
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Stochastic Petri Nets

43



Stochastic Petri Net Semantics

✤ Transitions become enabled as usual, i.e., if all preplaces are 
sufficiently marked

✤ However, there is a time, which has to elapse, before an enabled 
transition t fires

✤ The transition’s waiting time is an exponentially distributed random 
variable Xt with the probability density function
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Stochastic Petri Net Semantics

✤ Specialized biochemically interpreted stochastic Petri nets can be 
defined by specifying the required kind of stochastic hazard function 

✤ Two examples

✤ Stochastic mass-action hazard function, which tailors the general SPN 
definition to biochemical mass-action networks, where tokens 
correspond to molecules

✤ Stochastic level hazard function, which tailors the general SPN 
definition to biochemical mass-action networks, where tokens 
correspond to concentration levels
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Stochastic Petri Net Semantics:
Stochastic Mass-action Hazard Function

where ct is the transition specific stochastic rate constant, and 
m(p) is the current number of tokens on the preplace p of 

transition t. The binomial coefficient describes the number of 
unordered combinations of the f(p,t) molecules, required for 

the reaction, out of the m(p) available ones 
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Stochastic Petri Net Semantics:
Stochastic Level Hazard Function

where kt is the transition specific deterministic rate constant, 
and N is the number of the highest level. 
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The Continuous Approach
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✤ The marking of a place is no longer an integer, but a positive real 
number, called token value, which can be interpreted as the 
concentration of the species modeled by the place

✤ The instantaneous firing of a transition is carried out like a continuous 
flow

Continuous Petri Nets
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Continuous Petri Nets

50



Continuous Petri Nets

✤ Note that a firing rate may be negative, in which case the reaction 
takes place in the reverse direction

✤ This feature is commonly used to model reversible reactions by just 
one transition, where positive firing rates correspond to the forward 
direction, and negative ones to the backward direction
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Continuous Petri Net Semantics

✤ Each continuous marking is a place vector, containing |P| non-
negative real values, and m(p) yields the marking on place p, which is 
a real number

✤ A continuous transition t is enabled in m, if for every preplace p of t, 
we have m(p)>0

✤ Due to the influence of time, a continuous transition is forced to fire as 
soon as possible
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Continuous Petri Net Semantics

✤ The semantics of a continuous Petri net is defined by a system of 
ODEs, whereby one equation describes the continuous change over 
time on the token value of a given place by the continuous increase of 
its pretransitions’ flow and the continuous decrease of its 
posttransitions’ flow

✤ In other words, each place p gets its own equation
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Tools for Petri Nets

✤ Snoopy: design, animate, and simulate qualitative, stochastic, and 
continuous Petri nets                                                                            
http://www-dssz.informatik.tu-cottbus.de/index.html?/software/snoopy.html

✤ Charlie: analyzes properties of Petri nets                                               
http://www-dssz.informatik.tu-cottbus.de/software/charlie/charlie.html
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